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FAST TRANSPORT OPTIMIZATION FOR MONGE COSTS
ON THE CIRCLE*

JULIE DELONT, JULIEN SALOMON?f, AND ANDREI SOBOLEVSKI#$

Abstract. Consider the problem of optimally matching two measures on the circle, or equiv-
alently two periodic measures on R, and suppose that the cost ¢(z,y) of matching two points z, y
satisfies the Monge condition: c(z1,y1) + ¢(z2,y2) < c(z1,y2) + c(z2,y1) whenever z1 < z2 and
y1 < y2. We introduce a notion of locally optimal transport plan, motivated by the weak KAM
(Aubry—-Mather) theory, and show that all locally optimal transport plans are conjugate to shifts
and that the cost of a locally optimal transport plan is a convex function of a shift parameter. This
theory is applied to a transportation problem arising in image processing: for two sets of point masses
on the circle, both of which have the same total mass, find an optimal transport plan with respect
to a given cost function c satisfying the Monge condition. In the circular case the sorting strategy
fails to provide a unique candidate solution, and a naive approach requires a quadratic number of
operations. For the case of N real-valued point masses we present an O(N|logel|) algorithm that
approximates the optimal cost within €; when all masses are integer multiples of 1/M, the algorithm
gives an exact solution in O(N log M) operations.

Key words. Monge-Kantorovich problem, supermodularity, Aubry—Mather (weak KAM) the-
ory

AMS subject classifications. Primary, 90C08; Secondary, 68Q25, 90C25

DOI. 10.1137/090772708

1. Introduction. The transport optimization problem, introduced by Monge in
1781 and shown by Kantorovich in 1942 to be an instance of linear programming, is
a convex optimization problem with strong geometric features. A typical example is
minimization of mean-square displacement between two given finite marginal measures
supported on convex compacta in Euclidean space: in this case a solution is defined
by gradient of a convex function that satisfies a suitable Monge-Ampere equation.
Various generalizations of this result and rich bibliographies can be found, e.g., in the
survey [12] or the recent monograph [19].

Further constraints on the two marginals or their supports may furnish the prob-
lem with useful additional convex structure. One way of making this statement
quantitative is to consider the algorithmic complexity of the corresponding numer-
ical transport optimization schemes. In particular when the two measures live on
segments of straight lines, the optimal map is monotone and may be found by sort-
ing, which takes O(nlogn) operations when the data come in the form of discrete
n-point histograms. If the input data are already sorted, this count falls to O(n).
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The optimal transport is well understood also when the marginals live on a com-
pact Riemannian manifold [10]; the existence and characterization of an optimal map
in the case of a flat torus and quadratic cost were established a decade ago [8]. How-
ever, the algorithmics of even the simplest setting of the unit circle is no longer trivial,
because the support of the measures is now oriented rather than ordered. A naive
approach would require solving the problem for each of n different alignments of two
n-point histograms, thereby involving O(n?) operations.

In this paper we present an efficient algorithm for transport optimization on
the circle, which is based on a novel analogy with the Aubry—Mather (weak KAM)
theory in Lagrangian dynamics (see, e.g., [3, 9, 14]). The key step is to lift the
transport problem to the universal cover of the unit circle, rendering the marginals
periodic and the cost of transport infinite. However, it still makes sense to look
for those transport maps whose cost cannot be decreased by any local modification.
Different locally optimal maps, which cannot be deformed into each other by any
local rearrangement, form a family parameterized with an analogue of the rotation
number in the Aubry—Mather theory. One can introduce a counterpart of the average
Lagrangian, or Mather’s « function in the Aubry—Mather theory, which turns out to
be efficiently computable. As we show below, its minimization provides an efficient
algorithm for transport optimization on the circle. The class of cost functions for
which this theory works includes all costs with the Monge (supermodular) property,
such as the quadratic cost or costs generated by natural Lagrangians with time-
periodic potentials [5, 14].

Note that the problem of optimally matching circular distributions appears in a
variety of applications. Important examples are provided by image processing and
computer vision: image matching techniques for retrieval, classification, or stitching
purposes [21, 4, 6] are often based on matching or clustering “descriptors” of local
features [15], which typically consist of one or multiple histograms of gradient orien-
tation. Similar issues arise in object pose estimation and pattern recognition [15, 11].
Circular distributions also appear in the quite different context of analysis of color
images, where hue is parameterized by polar angle. In all these applications, match-
ing techniques must be robust to data quantization and noise and computationally
effective, which is especially important with modern large image collections. These
requirements are satisfied by the optimal value of a transport cost for a suitable cost
function.

This paper is organized as follows. In section 2 we give a specific but nontechnical
overview of our results. After the basic definitions are given in section 3, including that
of locally optimal transport plans, in section 4 we give an explicit description of the
family of locally optimal transport plans: they are conjugate, in the measure theoretic
sense, to rotations of the unit circle (or equivalently to shifts of its universal cover).
This result is in direct analogy with conjugacy to rotations in the one-dimensional
Aubry—Mather theory [3]. As shown in section 5, the average cost of a locally optimal
transport plan is a convex function of the shift parameter. Moreover, the values of
this function and its derivative are efficiently computable when the marginal measures
are discrete, which enables us to present in section 6 a fast algorithm for transport
optimization on the circle. The same section contains results of a few numerical
experiments. Finally a review of related work in the computer science literature is
given in section 7.

2. Informal overview. For two probability measures fig, fi1 on the unit circle
T = R/Z and a given cost ¢(z,9) of transporting a unit mass from Z to ¢ in T, the
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transport cost is defined as the infimum of the quantity
1) i) = [[ etartai xag
TxT

over the set of all couplings v of the probability measures fi, 11 (i.e., all measures on
T x T with marginals fig, {i1). These couplings are usually called transport plans.

Suppose that the cost function é(-,-) on T x T is determined via the relation
é(2,9) = inf ¢(z, y) by a function ¢(-, -) on RxR satisfying the condition c(z+1, y+1) =
c(z,y) for all z, y; here the infimum is taken over all z, y whose projections to the
unit circle coincide with &, §. We lift the measures fig and [i; to R, obtaining periodic
locally finite measures pg, pt1, and redefine v to be their coupling on R x R. It is then
convenient to replace the problem of minimizing the integral (1) with “minimization”
of an integral

(2) I(y) = //R RC(x,y)v(dx x dy).

Although the latter integral is infinite, it still makes sense to look for transport plans
minimizing I with respect to local modifications, i.e., to require that for any compactly
supported signed measure 0 of zero mass and finite total variation, the difference
I(~y+ 0) — I(~y), which is defined by a finite integral, be nonnegative. These locally
optimal transport plans are the main object of this paper.

Assume that the cost function c¢(z,y) satisfies the Monge condition (alternatively
known as the continuous Monge property (see [1, 7]) or supermodularity):

(3) c(x1,y1) + (w2, y2) < c(x1,y2) + (22, 1)

for all #1 < x5 and y; < y2. An example of such a cost function is |z — y|*, where
A > 1; in this case the quantity MK (fo, fi1) = (inf, I(7))** turns out to be a metric
on the set of measures on the circle, referred to as the Monge—Kantorovich distance
of order A. The value A = 1 can still be treated in the same framework as the limiting
case A — 1; it is sometimes called the Kantorovich—Rubinshtein metric or, in image
processing literature, the Earth Mover’s distance [18].

The Monge condition (3) implies that whenever under a transport plan the mutual
order of any two elements of mass is reversed, the transport cost can be strictly
reduced by exchanging their destinations. It follows that a locally minimal transport
plan moves elements of mass monotonically, preserving their spatial order.

The whole set of locally optimal transport plans for a given pair of marginals
Lo, 11 can be conveniently described using a construction represented in Figure 1.
Let Fy, Fi be cumulative distribution functions of the measures g, p1 normalized
so that Fy(0) = F1(0) = 0. We shall regard graphs of Fy, F; as continuous curves
including, where necessary, the vertical segments corresponding to jumps of these
functions (which are caused by atoms of pg, p1). Each of these curves specifies a
correspondence, FO_1 or Fl_l7 between points of the vertical axis Ov, representing
elements of mass, and points of the horizontal axis Ou, representing spatial locations,
and maps the Lebesgue measure on Ov into pg or g3 on Ou. This correspondence is
monotone and defined everywhere except on an (at most countable) set of v values
that correspond to vacua of the measure in the Ou axis.

Define now F{(u) = Fi(u) — 6. Then (F{)~! represents a shift of the Ov axis
by 6 followed by an application of the correspondence Fl_l, and still induces on the
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A —0

Fic. 1. Construction of the locally optimal transport plan ~g.

Ou axis the same measure pq as Fy. A transport plan 7, that takes an element of
mass represented by v from Fy '(v) to (F{)~'(v) is, by construction, a monotone
coupling of po and p; and thus a locally optimal transport plan. Moreover, it is
shown in section 4 that all locally optimal transport plans can be obtained using this
construction as the parameter ¢ runs over R.

Finally define the average cost Cip, r,1(6) of the plan 7y per unit period:

Ciry 1) (60) = / e(Fy (v), (FF) ™} (v) do.

It is shown in section 5 that the Monge condition implies convexity of Cp, r,)(¢) and
that the global minimum of this function in 6 coincides with the minimum value of
the transport cost on the unit circle (1).

When the marginals pg, g1 are purely atomic with finite numbers ng and ny of
atoms in each period, the function C becomes piecewise affine. In section 6 we present
an algorithm to approximate its minimum value to accuracy e, using a binary search
that takes O((no + n1)log(1/¢)) operations in the real number computing model.
When masses of all atoms are rational numbers with the least common denomina-
tor M, this search returns an exact solution, provided that ¢ < 1/M. This gives an
O((no + n1) log M) exact transport optimization algorithm on the circle.

3. Preliminaries. Let T = R/Z be the unit circle, i.e., the segment [0, 1] with
identified endpoints. By m: R — T denote the projection that takes points of the
universal cover R to points of T.

3.1. The cost function. A cost function is a real-valued function c(-, -) defined
on the universal cover R of the circle T. We assume that it satisfies the Monge
condition: for any x1 < x9 and y1 < ya,

(4) c(x1,y1) + c(w2,y2) — c(z1,Y2) — c(x2,91) < 0.
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Additionally c is assumed to be lower semicontinuous; to be invariant with respect to
integer shifts, i.e.,

(5) clr+1,y+1) =c(z,y)

for all z, y; and to grow uniformly as |z — y| — oo: for any P there exists a fi-
nite R(P) > 0 such that

(6) c(xz,y) > P whenever |z —y| > R(P).

Note that the latter condition implies that the lower semicontinuous function c is
bounded from below (and guarantees that the minima in a number of formulas below
are attained).

Note that the Monge condition (4) holds for any twice continuously differentiable
function ¢ such that 9%c(x,y)/0x dy < 0. If the cost function depends only on x — ¥,
this reduces to a convexity condition: —d%c(z — y)/0z0y = '(x —y) > 0. In
particular, all the above conditions are satisfied for the function c(z,y) = |z — y|*,
which appears in the definition of the Monge—Kantorovich distance with A > 1, and,
more generally, for any function of the form c¢(z—y)+ f(z)+g(y) with strictly convex ¢
and periodic f and g.

For a cost function ¢ satisfying all the above conditions, the cost of transporting
a unit mass from & to ¢ on the circle is defined as é(&,§) = inf ¢(z, y), where &, § are
points of T and the infimum is taken over all z, y in R such that 7x = & and 7y = 3.
Using the integer shift invariance, this definition can be lifted to the universal cover
as ¢(x,y) = infxez c(z,y + k).

Condition (4) is all that is needed in section 4, which is concerned with locally
optimal transport plans on R. Conditions (5) and (6) come into play in section 5,
which deals with transport optimization on the circle.

3.2. Distribution functions. For a given locally finite measure p on R define
its distribution function F,, by

(7)  Fu(0)=0, Fu(x)=p((0,z])forz>0, F,(zr)=—p((z0]) forz <O0.

Then p((21,22]) = F(z2) — Fu(z1) whenever 21 < x5, and this identity also holds for
any function that differs from F), by an additive constant (the normalization F},(0) =0
is arbitrary). When p is periodic with unit mass in each period, it follows that for all
rzin R

(8) Fu@+1) = Fu(0) + 1.
The inverse of a distribution function F), is defined by

(9) M y) =int{e: y < Fu(a)} = supfa: y > Fu(2)}.

Definitions (7) and (9) mean that F,, F;' are right-continuous. Discontinuities of
F,, correspond to atoms of u and discontinuities of its inverse, to “vacua” of u, i.e.,
to intervals of zero p measure.

For a distribution function F), define its complete graph to be the continuous curve
formed by the union of the graph of F}, and the vertical segments corresponding to
jumps of F},. Accordingly, by a slight abuse of notation, let F},({x}) denote the set
[Fu(z —2),Fu(x)] (warning: F,,({z}) 2 {F,.(z)}) and let F,,(A) = U, e Fu({x}) for
any set A.
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3.3. Local properties of transport plans. Let jig, {11 be two finite positive
measures of unit total mass on T, and pg, p1 their liftings to the universal cover R,
i.e., periodic measures such that pu;(A) = fi;(mA), i = 0,1, for any Borel set A that
fits inside one period. Periodicity of measures here means that u(A +n) = u(A) for
any integer n and any Borel A, where A+n={z+n:z € A}

DEFINITION 1. A (locally finite)! transport plan with marginals po and u1 is a
locally finite measure v on R X R such that

(i) for any x in R the supports of measures y((—o0, x| X
are bounded from above and the supports of measures vy((x,00) % -), (-
bounded from below;

(ii)) v(A X R) = po(A4) and v(R x B) = pu1(B) for any Borel sets A, B.

The quantity v(A x B) is the amount of mass transferred from A to B under
the transport plan 4. Condition (i) implies that the mass supported on any bounded
interval gets redistributed over a bounded set (indeed, a bounded interval is the
intersection of two half-lines) but is somewhat stronger.

DEFINITION 2. A local modification of the locally finite transport plan v is a
transport plan ' such that v and v’ have the same marginals and v —-y is a compactly
supported finite signed measure. A local modification is called cost-reducing if

// c(z,y) (7' (dz x dy) —~(dz x dy)) <0.

A locally finite transport plan =y is said to be locally optimal with respect to the cost
function ¢ or c-locally optimal if it has no cost-reducing local modifications.

4. Conjugate transport plans and shifts. Let Uy, U; be two copies of R
equipped with positive periodic measures pg, 1 whose distribution functions Fy, Fy
satisfy (8), so that all intervals of unit length have unit mass. Let furthermore V), V3
be two other copies of R equipped with the uniform (Lebesgue) measure.

4.1. Normal plans and conjugation. We introduce the following terminology.

DEFINITION 3. A locally finite transport plan v on Vo x Vi with uniform marginals
is called normal.

DEFINITION 4. For a normal transport plan v its conjugate transport plan v/
is a transport plan on Uy x Uy such that for any Borel sets A, B

Fo,Fy]

(10) VP4 B) = v(Fy(A) x Fi(B)).

LEMMA 5. For a normal transport plan v its conjugate vIFo-F1) s a locally finite
transport plan on Uy x Uy with marginals po, pi1-

Proof. Since distribution functions Fy, F; and their inverses preserve bounded-
ness, Definition 1(i) is fulfilled. Definition 4, Definition 1(ii), and (7) together imply
that

VO (uy, us) x Un) = w(Fo((u1, us]) x Fy(Ur)) = v([Fo(w), Fo(ug)] x V3)
= Fo(uz) — Fo(u) = po((u1, uz]).
Similarly vFo-F1(Ty x (uy,us]) = p1((u1,uz]). Thus vFo-Fil satisfies condition (ii) of

Definition 1 on intervals and therefore on all Borel sets. O

LEMMA 6. For any transport plan v on Uy x Uy with marginals pg and py there

exists a normal transport plan v such that ~ is conjugate to v: v = pFo-F1l,

n what follows, the words “locally finite” defining a transport plan will often be dropped.
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Proof. For nonatomic measures po and g1 the required transport plan is given
by the formula v(A x B) = v(F; '(A) x F; '(B)), which is dual to (10). However, if,
e.g., [ip has an atom, then the function FO_1 is constant over a certain interval and
maps any subset A of this interval into one point of fized positive measure in Uy, so
information on the true Lebesgue measure of A is lost. In this case extra care has to
be taken.

Recall that a locally finite measure has at most a countable set of atoms. Let
atoms of pp be located in (0, 1] at points uq, uz, ... with masses mq, ma, ... . Since
vy{ui} x Ur) = po({ui}) = m; > 0, there exists a conditional probability measure
(- | ui) = v({ui} x -)/m;. For a set A C (0,1] define a “residue” transport plan

(A x B) = v(A x B) Zml w (A) p(B | uy),

where ¢, is the Dirac unit mass measure on Uj concentrated at u, and extend ¥ to
general A using periodicity. We thus remove from 4 the part of v whose projection
to the first factor is atomic. Define a transport plan x on Vg x Uy by

K(C x B) ZA (CNFo({ui}) p(B | w) +7(Fy ' (C) x B),

where C is a Borel set in Vj and A(-) denotes the Lebesgue measure in V. Clearly
k(Fo(A) x B) = 7(A x B). Repeating this construction for the second factor, with
k in place of 7y, we get a normal transport plan v such that v(A x B) = v(Fy(A) X
Fi(B)). O

Since we are ultimately interested in transport optimization with marginals pq, (1
rather than with uniform marginals, two normal transport plans vy, vo will be called
equivalent if they have the same conjugate. Two different normal transport plans
can be equivalent only if one or both measures pg or p; have atoms, causing loss
of information on the structure of v in segments corresponding to these atoms. The
proof of Lemma 6 gives a specific representative of this equivalence class of normal
plans.

4.2. Locally optimal normal transport plans are shifts. Fix a cost function
¢: Uy x Uy — R that satisfies the Monge condition (4) and define

(11) ClFy, 7] (Vo, V1) = C(Fo_l(vo),Fl_l(’Ul)).

For nonatomic measures pg, 1, it satisfies the Monge condition

ctry,m] (VW) + ey (V7 W) = ey (Vw0 — gy (07, 0") <0

whenever v/ < v” and w’ < w”; this inequality can turn into equality only if either
v’ ,v" or w',w” correspond to an atom of the respective marginal (po or pp) of pFo-F1l,
i.e., if ¢/p, p) 1s constant in either the first or second argument. In spite of this slight
violation of the definition of section 3.1, we will still call ¢(p, ] a cost function.

Here and below, variables u, u’, ug, w1, ... are assumed to take values in U
or Uy, and variables v, v, vg, v1, ..., w, w’, ..., in V; or V4.

LEMMA 7. A transport plan v on Uy x Uy with marginals po, py is c-locally
optimal if and only if it is conjugate to a (g, r,)-locally optimal normal transport plan
v. In particular, all normal transport plans with the same locally optimal conjugate
are locally optimal.
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Proof. Note that v/ — v is compactly supported if and only if the difference of
the respective conjugates v’ —~ is compactly supported. The rest of the proof follows
from the identity

/ / ctro,m) (01, 02) (' (doy X dvs) — w(dvy X dvs))
_ // e(ur, uz) (7 (duy x dug) — y(duy x dus))

established by the change of variables v = Fy(u1), va = Fi(uz2). (Here jumps of the
distribution functions are harmless because c(g, r,] is constant over respective ranges
of its variables.) O

Transport optimization with marginals pg, g1 is thus reduced to a conjugate
problem involving uniform marginals and the cost cip, ). It turns out that any
C[Fy,Fy)-OPtimal normal transport plan must be supported on a graph of a monotone
function, and due to uniformity of marginals this function can only be a shift by a
suitable real increment #. More precisely, the following holds.

THEOREM 8. Let g, p1 be two periodic positive measures defined, respectively,
on Uy, Uy with unit mass in each period, and let F;: U; — V;, + = 0,1, be their
distribution functions. Then any c[g,, r,1-locally optimal normal transport plan on Vo X
V1 is equivalent to a normal transport plan vy with suppvy = {(v,w): w = v+6}, and
conversely vy is c[, m)-locally optimal for any real 6. All c-locally optimal transport
plans on Uy x Uy with marginals pg, p1 are of the form ~y = (V@)[FO’Fl],

The proof, divided into a series of lemmas, is based on the classical argument: a
nonoptimal transport plan can be modified by “swapping” pieces of mass to render its
support monotone while decreasing its cost. This argument, carried out for plans with
uniform marginals on V x V1, is combined with the observation that a monotonically
supported plan with uniform marginals can only be a shift. Then Lemma 7 is used
to extend this result to transport plans on Uy x Uj.

Throughout the proof fix a normal transport plan v and define on Vj x V; the
functions

(12) ru(v,w) = v((—o00,v] X (w,00)), l,(v,w) =v((v,00) X (—o0,w]).

To explain the notation r,, [, observe that, e.g., r, (v, w) is the amount of mass that
is located initially to the left of v and goes to the right of w.

LEMMA 9. The function r, (resp., l,) is continuous and monotonically increasing
in its first (second) argument and is continuous and monotonically decreasing in its
second (first) argument, while the other argument is kept fized.

Proof. Monotonicity is obvious from (12). To prove continuity observe that the
second marginal of v is uniform, which together with positivity of all involved measures
implies that in the decomposition

v(Vo x -) =v((—00,v] x -) +v((v,00) X - ),

both measures in the right-hand side cannot have atoms. This implies continuity
of r,, [, with respect to the second argument. A similar proof holds for the first
argument. O

LEMMA 10. For any v there exist w,(v) and m,(v) > 0 such that

(13) 7 (v, wy (V) = Ly (v, wy (V) = my (v).
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The correspondence v — w, (v) is monotone: w,(v1) < wy,(vy) for vy < va.

Proof. Clearly r, (v, —00) = 00, 7,(v,00) = 0, I,(v, —00) = 0, I,,(v,00) = co. The
continuity of the functions r, (v, -), I, (v, -) in the second argument for a fixed v implies
that their graphs intersect at some point (w, (v), m, (v)), which satisfies (13). Should
the equality r,(v,w) = I, (v,w) hold on a segment [w’, w"], we set w,(v) to its left
endpoint w’; this situation, however, will be ruled out by the corollary to Lemma 12
below. Monotonicity of w,(v) follows from monotonicity of r, (-, w), I, (-,w) in the
first argument for a fixed w: indeed, for vy > vy the equality r, (v, w) = I, (ve,w) is
impossible for w < w, (vi) because for such w we have 7, (v, w) > 1, (vi,w,(v)) =
ly(v1, wy (v)) > 1, (v, w). O

Equalities (13) mean that the same amount of mass m, (v) goes under the plan v
from the left of v to the right of w,(v) and from the right of v to the left of w, (v).
We are now in position to use the Monge condition and show that this amount can
be reduced to zero by modifying the transport plan locally without a cost increase.

LEMMA 11. For any v there exists a local modification v, of v such that w,, (v) =
wy (v) (with w, defined as in Lemma 10), m,, (v) =0, and v, is either cost-reducing
in the sense of Definition 2 or is equivalent to v.

Proof. Let w = wy,(v) and m = m,(v). If m = 0, there is nothing to prove.
Suppose that m > 0 and define

w™ = sup{w’: I, (v,w') = 0}, wt = inf{w: r,(v,w') =0},
v st () =0}, v = inf{of: L0, w) = 0},

By local finiteness of the transport plan v all these quantities are finite. Since m > 0,
continuity of 7,, [, implies that the inequalities w™ < w < w™ and v~ < v < v™ are
strict. Consider the measures

p~()=v(x (w,w")) on (v ,v), pT()=v(x(w,w) on(vv"),
o (") =v((v,vT) x-) on (w,w), ot () =v((v",v) x-) on (w,wh).
Equalities (13) mean that all these measures have the same positive total mass m.
Note that the Lebesgue measures of intervals (v=,v), (v,v™), (w™,w), and (w,w™)
may be greater than m, because some mass in these intervals may come from or go
to elsewhere.

The functions r,(-) = r,(-,w), l,(-) = l,(v,-) are monotonically increasing, and
ro(") = 1,(v,+), lw() = 1, (-,w) are monotonically decreasing, with their inverses r !,
17 ot 15t defined everywhere except on an at most countable set of points. These
functions may be regarded as a kind of distribution functions for the measures p—,
o=, 0T, pT, respectively, mapping them to the Lebesgue measure on (0, m).

Under the plan v, mass m is sent from (v~,v) to (w,w"') and from (v,v") to
(w™,w). We now construct a local modification v, of the transport plan v that
moves mass m from the interval (v—,v) to (w™,w) and from (v,v") to (w,w"), and
show that it is cost-reducing unless measures g, 1 have atoms corresponding to the
intervals under consideration.

Observe first that the normal plan v induces two transport plans 7., 7; that map

measures p~ to ot and pT to o~ correspondingly:
(A x B) =v(AN (—00,v) x BN (w,+00)) =v(AN (v~ ,v) x BN (w,w")),
(A% B) = v(AN (v,+00) x BN (—o0,w)) =v(AN (v,v") x BN (w™,w)),

where A C (v™,v"), B C (w™,w") are two arbitrary Borel sets and the N operation
takes precedence over x. By an argument similar to the proof of Lemma 6, there exist
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two transport plans x, and x; mapping the Lebesgue measure on (0, m), respectively,
to ot, 0~ and such that

(A x B) = xr(rw(Aﬂ (v™,v)) x BN (w,er)),
T(Ax B) = xi(lw(AN (v,01)) x BN (w™,w)).

Define now two transport plans 7, 7- that send mass elements to the same destinations
but from interchanged origins:

7r(A x B) = X (ln(AN (v,07)) x BN (w,wh)),
(A B) = xi(re(AN (v™,v)) x BN (w™,w)).
This enables us to define
vy(Ax B)=v(Ax B)—1.(AXx B) —1(A X B) +7.(A x B) + 7;(A x B).

Since 7.(A x R) = 7.(A x R) = p~(A4), etc., the transport plan v, has the same
uniform marginals as v; i.e., it is a local modification of v. Observe furthermore that
by the construction of v, no mass is moved under this plan from the left-hand side
of v to the right-hand side of w and inversely, i.e., that m,, (v) = 0.

It remains to show that v, is either a cost-reducing modification of v or equivalent
to it. By the disintegration lemma (see, e.g., [2]) we can write x,(da x dw') =
da dG, (v’ | @) and y;(da x dw’) = da dGi(w' | @), where G,.(- | @) (resp., Gi( - | )
are distribution functions of probability measures defined on [w, w™] (resp [ w))
for almost all 0 < a < m. Denote their respective inverses by G (- | a), G (- | Q)
and observe that w™ < G; (8" | o) <w < Gy Y(B" | a) < w™ for any 3/, B” Thus

// (', w') 7. (dv' x dw’) // " xr(da x dw’)
/ da/ w')dG, (v | «)
= ["aa [ 4 07 @0.6761 )

where we write ¢ instead of ¢{g, r,) to lighten notation, and similarly

// c(v',w') m(dv' x dw’) = /Om da /01 dB c(ly' (), G (B | a)),
//c(v',w') 7o(dv' x duw') = /mda /1 dB c(ly, (), G (B | o)),
// c(v’,w') 7 (dv’ x dw') / da/ dB c(ryt(a), Gy (B | @)).

The integral in Definition 2 now takes the form
// c(v';w") (vy(dv' x dw’) — v(dv” x dw'))
_ //C(v/,w’) (= (@0 x duw') — 7(d0' x dw)

+ 7 (dv" x dw') + 7(dv” x dw’))
= /mda/ dg (—c(r;l(a),Gﬁl(ﬁ | ) — c(l;l(a),Gfl(ﬁ | @)
0 0
+e(ly (@), G (B ) + e(ry (@), G B | @)
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As rpl(a) < v <lgl(a) and G (B | @) <w < GyY(B | @) for all a, 3, the Monge
condition (4) implies that either the value of this integral is negative or the function
c (i.e., ¢{p,, /) is constant in at least one of its arguments. In the former case the
transport plan v, is a cost-reducing local modification of v; in the latter case v, is
equivalent to v. 0

LEMMA 12. For any v’ < v" there exists a local modification vy v of v such that
wy,, ., (V) =w,(v) forv' <o <V, my, ,()=m, (") =0, and in the strip
v < v <" the support of Vgt coincides with the complete graph of the monotone
function w,(+).

Proof. Let {v;} be a dense countable subset of [v/,v"] including its endpoints.
Set vy = v, and define v; recursively to be the local modification of v;_; given by
the previous lemma and such that w,,(v;) = w,(v;) and m,,(v;) = 0. Then all v;
are either cost-reducing or equivalent to v and w,,(v;) = w,(vs), my,(v;) = 0 for
all j > 4. Indeed, denote w; = w,,(v;) and observe that if, e.g., v; > v;, then, as
my, (v;) = ry, (v, w;) = 0, mass from (—oo,v;] does not appear to the right of w;
and so does not contribute to the balance of mass around w;. Therefore for any
j the possible modification of v;_; is local to the interval (v, viv), where vy =
max{v;: 4 < j,v; < v;} and v;y = min{v;: ¢ < j,v; > v;} (with max and min of
empty set defined as v’ and v”). Thus there is a well-defined limit normal transport
plan v, that is either a cost-reducing local modification or equivalent to v and is
such that, by continuity of the functions r,__ and [, in the first argument, m,__ (v)
vanishes everywhere on [v/,v"].

Consider now the function w,_ (-), which coincides with w, () on a dense subset
of [v/,v"], so that their complete graphs coincide. For any quadrant of the form
(—o0,v9) X (wp,00) such that wy > w,_ (vg), monotonicity of 7, in the second
argument implies that

0 < Voo((—00,v9) X (wo,00)) =1y (vo,wo) < 1y, (Vo, Wy, (V0)) = 05

i.e., Voo((—00,10) X (wp,00)) = 0. Similarly ve((vg,00) X (—00,wp)) = 0 for any
quadrant with wg < w,_ (vg). The union of all such quadrants is the complement
of the complete graph of the function v — w, (v); this implies that v, is supported
thereon. O

COROLLARY 13. For any normal transport plan v there exists a real number 0,
such that w,(v) =v+0,.

Proof. Tt is enough to show that w, (v') —v' = w, (v"") — v” for all v/, v"”. Let
v' < v" and vy, be the local modification constructed in the previous lemma.
Since it has uniform marginals and monotone support, we have w, (v") — w, (v') =
Uy o (0, 0") X (wy, (1), w, (v"))) = v — v/, which completes the proof. 0

We call the parameter 6, the rotation number of the normal transport plan v.

DEFINITION 14. A normal transport plan consisting of a uniform measure sup-
ported on the line {(v,w): w=v+ 0} is called a shift and denoted by vy.

LEMMA 15. For any 0 the shift vg is c|p, ) -locally optimal.

Proof. Let 7 be a local modification of vy such that the signed measure vy — U is
supported in (v/,v") x (w',w"). Let 7, ,» be a local modification of 7 constructed in
Lemma 12; it coincides with vy over v/ < v < v” and hence everywhere. Since it is
either cost-reducing or equivalent to 7, it follows that ¥ cannot be cost-reducing with
respect to vy, i.e., that vy is a cost minimizer with respect to local modifications. a

LEMMA 16. Any c(g,,r,)-locally optimal normal transport v with rotation num-
ber 0 = 0, is equivalent to the shift vy.
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Proof. Let vj' = —vj =i for i = 1,2,.... All local modifications v; = v, ,» of v
constructed as in Lemma 12 cannot be cost-reducing and are therefore equivalent to v.
On the other hand, this sequence stabilizes to the shift vy on any bounded subset of
Vo x V1 as soon as this set is covered by (—i,i) x (—i,i). Therefore vy has the same
conjugate as all v; and is equivalent to v. d

Lemmas 15, 16, and 7 together imply Theorem 8.

5. Transport optimization for periodic measures. Now let ¢ be a cost func-
tion that satisfies the Monge condition (4), the integer shift invariance condition (5),
the growth condition (6), and is bounded from below. Suppose that 7y is a locally
optimal transport plan on Uy x U; with marginals po, g1 conjugate to the shift vy.
Define ¢z, p,] as in (11), and let F{(u) = Fi(u) — 6 as illustrated in Figure 1.

DEFINITION 17. We call the quantity

1 1
(14) Ciro,m(0) = /0 Clpy, (V0 4+ 0) dv’ = /0 c(Fy (), (F) 1 (v)) o
the average cost (per period) of the transport plan .

Observe that it is indifferent whether to integrate here from 0 to 1 or from v to v+1
for any real v. Examples of average cost functions C|g, g, for various marginals 0, 11
and various cost functions ¢ are shown in Figure 2.

The following technical lemma provides a “bracket” for the global minimum
of C|g, r,) and estimates of its derivatives independent of jig, fi1.

LEMMA 18. The average cost Cip, ) 15 a convex function that satisfies the
inequalities

(15) inf (z,9) < C(6) < ) (6) < T6)
with
(16) c(9) = inf c(ur, ug), c(0) = sup  c(ug,uz).

—1<u <2 —1<u; <2

0—1<u<042 0—1<up<0+2

There exist constants © < § and L,L > 0 such that the global minimum of C is
achieved on the interval [©, 0] and
(17) _L S C[IFO,Fl](@ - 0) S 0 S C[/F(),Fl](@ + O) S Z,

where C'[’FWFI](-) is the derivative of Cip, p). These constants are independent on
1o, p1 and are given explicitly by formulas (18), (19), and (20) below.

The bounds given in the present lemma are rather loose; e.g., for ¢(x,y) = |z —y|®
with o > 1, they are C(f) = convmin(|0+3|?, |0 —3|%), C(#) = max(|0+3|*, |6 —3|%),
and —© = © = 6. For symmetric costs like this one it is often possible to replace
[©, O] by the interval [—1, 1], which may be tighter.

Proof. To prove convexity of Cig, p,) it is sufficient to show that Cip, g, (300" +
0")) < 3 (Clry, 11 (0") + Cliy, 1,1 (0)) for all 0/, 0. Let 0 < 6, denote § = 1(6' +6"),
and write

1 0—6"+1
O[F07F1] (0) = A C[Fo,Fl](Uv v+ 0) dv = /; Q,C[FO’Fl] (UI, ’U/ + 9) dUI,

0—6"+1 1
C[FmFl](G’) = A ,C[FQ,F1](’U/7 ’U/ + 0/) d’Ul, C[FmFl](G”) = A C[F07F1] (U, v+ 9”) d’U.
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Fia. 2. Average cost functions Cig, ] for some atomic marginals and costs. The cost |z —y|

is regarded as lim |z —y|*, A > 1, as A — 1.
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Making the change of variables v' = v+6—6" and taking into account that 6 —0"+6 =
20 — 60" = 0", we get

2017, 1, (0) — C[F07F1](0/) — C[Fo,F1](9”)
1
= /0 (C[Fg,Fl] (v,v+0) + ¢y, py (v + 0 — 0 v+ 0")

— Cipy, ;) (V+ 0 — 0,0+ 0) — ¢, (0,0 + ")) dv.

Since v+ 60 — 6 > v and v + 6" > v + 6, the Monge condition for ¢ implies that the
integrand here is negative on a set of nonzero measure, yielding the desired inequality
for the function Cp, r,). Note that convexity of Cp, ) implies its continuity because
CFy, ) 1s finite everywhere.

Bounds (15) on Cp,, 7,1(0) follow from (14) with v = 0 because v’ —1 < Fyt(v') <
v+ 1,0 +0-1< (F))"L(v') <v'+0+1, and 0 < v’ < 1. Furthermore, the growth
condition (6) implies that C(0) > P as soon as |§] > R(P) + 3. Indeed, in this case
|ug — u1| > 18] —3 > R(P), and the right-hand sides of formulas (16) are bounded
by P from below. Therefore one can set
(18)

O = inf {0: c(9) = Héi/ﬂ@(@’)} > —o0, © = sup {9: c() = H})i/n?(@’)} < 00,

where min is attained because C is continuous. o

The set argming: Cjp, ,)(¢) lies on the segment [©,0]. (Indeed, if, e.g., 6 <
O, then Cipy py1(0) > C(0) > ming C(¢') > ming Ci, r,)(0'), so 6 cannot be-
long to argming Cg, r1(0); a similar conclusion holds if § > ©.) It follows that
C[’FO)Fl](Q -0)<0< C'[’FO)FI](G +0).

By convexity C[/Fo,Fﬂ(@ +0) < (Cry, 1) (0) — Cliy,11(©)) /(0 — ©) for all 6 > ©.
The right-hand side of the latter inequality can be estimated from above by
(19) T i ZO=CO)
-0

>0
The ratio in the right-hand side takes finite values, so L is finite. This establishes the
inequality C[’FO F1](6 +0) < L. The rest of (17) is given by a symmetrical argument;
in particular,

—. O

2 L = inf
(20) in —

T 0<8e

o) -C®)
[S)

DEFINITION 19. A locally optimal transport plan e, is called globally optimal if
0o € argming C[FO,F1](9)~

We can now reduce minimization of (1) on the unit circle to minimization of (2)
on R, which involves the cost function ¢ rather than ¢, as follows.

THEOREM 20. The canonical projection m: R — T establishes a bijection between
globally optimal transport plans on R x R and transport plans on T x T that minimize
(1).

Proof. A transport plan v on T X T minimizes (1) if it is a projection of a transport
plan on R x R that locally minimizes the transport cost defined by the cost function
é(x,y) = mingez c(z,y + k) (see the introduction; min here is attained because of the
integer shift invariance and growth conditions (5), (6)).
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Denote S = {(z,y): c¢(z,y) = é(z,y)} and observe that the support of the globally
optimal plan -y, lies within S: indeed, if it did not, there would exist a (nonlocal
but periodic) modification of «ys, bringing some of the mass of each period to S and
thus reducing the average cost. Therefore vy, is locally optimal with respect to the
cost é(z,y), and its projection to T x T minimizes (1).

Conversely, a minimizing transport plan on T x T can be lifted to R x R in such
a way that its support lies inside S. (Translations of arbitrary pieces of support by
integer increments along = and y axes are allowed because they leave ¢(z, y) invariant.)
Therefore its average cost per period cannot be less than that of a globally optimal
transport plan on R x R. d

6. Fast global transport optimization. In a typical application, such as
the image processing problem described in the introduction, measures po and g
come in the form of histograms, i.e., discrete distributions supported on subsets
X = {&1,29,...,@n,} and Y = {§1,92,...,9n, } of the unit circle. These two sets
may coincide. In what follows we replace X and Y with their lifts to the universal
cover X and Y and assume that the points of the latter pair of sets are sorted and
numbered in an increasing order:

<1< T =Ty — 1 S0< T << Ty Sl <1 =11 <0
<Y1 <Yo=Yn, —1S0<yr < <y S1<ypp=p AL <

O ({y;}) = mﬁl); these are assumed

K3
to be arbitrary positive real numbers satisfying >, ;<. mz(p) = i<j<n m§1) =1.

Denote masses of these points by po({z;}) =m

6.1. Computation of the average cost and its derivative. Define j(#) as
the index of min{y;: Ff(yj) > 0}, and denote y{ = Yi0): Y = Yi0)41s - ygl _
Yj(0)4n,—1- All the values

(21) FO(xl)vFO(xQ)v s .,F0($n0),F10(yf),F19(yg), s ’Fle(yle)

belong to the segment (0,1]. We now sort these values into an increasing sequence,
denote its elements by v(1) < v2) < -+ < Ving4n,), and set vy = 0. Note that for
each v such that v(,_1) < v < vy with 1 <k < ng+ny the values z ) = Fo_l(v) and
Yy = (FY)~!(v) are uniquely defined and belong to X, Y. It is now easy to write an
expression for the function Cip, p,):

(22) Clrnr(0) = Y el ym) (V) — vi-1))-

1<k<no+ni

Observe that, as the parameter ¢ increases by Af, those vy that correspond
to values FY decrease by the same increment. Let Ff(yj,) be such a value. As it
appears in (22) twice, first as v(x) and then as —v(;_1) in the next term of the sum, it
will make two contributions to the derivative C['FO)FH(H): —c(Fy Y (F (y50)),y5,) and
c(Fy (FY (yj0)): Yjo+1) (see Figure 3(a)).

Moreover, there are exceptional values of 6 for which two of the values in (21)
coincide and their ordering in the sequence (v(;)) changes. For such values of 6 the
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v
F .
(X, yj41) ;
— Y
Ab --------_:F0+A0
1
C(X7 yj) '
0] U
F{(F () =Xy Y+
(a) 6 not exceptional.
v : : v : :
N
Ab : . Fy )
e p———------ F; F-- - s FY
Fy — Ad [t potao
O u O U
Fo {(FY(y5)) wi yi Fo ' (FY (y;) = 0) Yi Yit1
(b) 6 exceptional, case C[IFO,Fl](a —0). (c) 0 exceptional, case C[,Fo,Fﬂ(e +0).
Fic. 3. Derivation of expressions (23), (24) for C[,Fo,Fﬂ(e +0). Thick lines show fragments

of complete graphs of Fo, F{ corresponding to jth terms in (23), (24); a thin dashed line (bottom)
marks the common value of Fy and FY. Note that X = F(;l(Flg(yj)) is equivalently expressed as
inf{z: Fo(z) > Ff(y;)}.

derivative C[' o,y Das different right and left limits, as illustrated in Figure 3(b), (c):

(23)  Clpyp) (0= 0)= > (e(Fy (Y (47) yin) — e(Fy (Y (9))95))

1<j<m

(24)  Clpypy (0 +0) =D (elF5 (Y (y7) = 0),9541) — e(F5 H(FY (y7) = 0),95))-

1<j<m

If 6 is not exceptional, the value of C[’ Fo, Fl](6‘) is given by the first of these formulas.
The function Cip, r,) is therefore piecewise affine. (See in particular Figure 2,
where this function is plotted for atomic marginals pg, p1.) Moreover, from the
Monge condition (4) it follows that C{g (6 —0) < C[g g,(0 + 0) at exceptional
points, giving an alternative proof of convexity of Cig, r)(f) in the discrete case.

LEMMA 21. Values of C and its left and right derivatives can be computed for
any 0 using at most O(ng + n1) comparisons and evaluations of c¢(x,y).

Proof. Sorting the ng + n; values (21) into an increasing sequence requires ng +
ny — 1 comparisons. (One starts with comparing Fy(z1) and F{ (y{) to determine vy,
and after this each of the remaining values is considered once until there remains only
one value, which is assigned to v(n,4n,) With no further comparison.) At the same
time, pointers to z(;) and y(;) should be stored. After this preliminary stage, to find
the values for C|g, ) and its one-sided derivatives it suffices to evaluate each of the
no +ny terms in (22) and to take into account the corresponding contribution of plus
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or minus ¢( (), Y(x)) to the value of C'[’FO ] (#), paying attention to whether the value
of 0 is exceptional or not. All this can again be done in O(ng + n1) operations. 0

6.2. Transport optimization algorithm. Fix ¢ > 0 and set L = max{L, L}.
Recall that L, L, as well as the parameters ©, © that are used in the algorithm below,
are defined by explicit formulas in Lemma 18 and do not depend on measures pig, 1.
The minimum of Cjp, r1(f) can be found to accuracy e using the following binary
search technique:

1. Initially set § := © and 0 := O, where ©, © are defined in Lemma 18.
Set 6 := 1(6 + 6).
Compute Cfp, (0 = 0), Cl, (0 40).
If C[’FO)FA(G -0)<0< C[’FO)FA(G +0), then @ is the required minimum; stop.

If §— 6 < ¢/L, then compute Ciry,71(@); Crry, ) (6), solve the linear equation

U

(25) Ciry,r)(0) + Clp, 1) (0 +0)(0 = 0) = Clpy 1) (0) + Ci, 1) (0 — 0)(0 - 0)

for 6, and stop. B
6. Otherwise set 0 := 6 if Cfp (0 +0) <0, or 6§ := 0 if C (6 —0) > 0.
7. Go to step 2.
It follows from inequalities (17) of Lemma 18 that the minimizing value of 0
belongs to the segment [©, ©]. Therefore at all steps

(26) Clpy, (@ +0) <0< Cly (0 -0)

and the segment [, §] contains the minimum of C. B
Step 5 requires some comments. By convexity, —L < C['FO Fﬂ(G +0) < L for

all @ < 0 < 6; ie, Clgy,pyy (0 £0)] < L at all steps. When 0 —0 < ¢/L, this

bound ensures that for any ¢’ in [0, 6] the minimal value of C' is within ¢/L-L = ¢
from Cip, p,1(6'). If there is a single exceptional value of # in that interval, then it
is located precisely at the solution of (25) and must be a minimum of C' because
of (26), so the final value of 6 is the exact solution; otherwise it is an approximation
with guaranteed accuracy.

The final value of € will certainly be exact when masses of all atoms are rational
numbers having the least common denominator M and € < 1/M. Indeed, in this case
any interval [6, 0] of length € can contain at most one exceptional value of 6.

Since at each iteration the interval [¢,6] is halved, step 5 will be achieved in
O(log,((© — ©)/(e/L))) iterations. By Lemma 21 each instance of step 3 (and equa-
tion (25)) takes O(no + n1) operations. Thus we obtain the following result.

THEOREM 22. The above binary search algorithm takes O((ng + n1)log(1/e))
comparisons and evaluations of c(x,y) to terminate. The final value of 6 is within
€/L from the global minimum, and Cig,, r,)(0) < ming Cig, ,)(0)+€. When all masses
© @

m; ", my’ are rational with the least common denominator M, initializing the algo-

rithm with € = 1/2M leads to an exact solution in O((no + n1)log M) operations.

6.3. Experiments. We experimentally tested the estimates of Theorem 22 for
time complexity as a function of the parameters of the problem. The average com-
puting time of the algorithm for different values of ng + n; and e is illustrated in
Figure 4. These results have been obtained using the following procedure. For
each value of ng and ny, points {&1,&2,...,2n,} and {91,902, ..., ¥n, }, which con-
stitute the support of distributions po and pq, are drawn independently from the
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F1a. 4. Average computing time of the algorithm for different values of (ng +n1) and logg €.
The experiment was performed on a PC with a 3.00 GHz processor.

(0)

uniform distribution on [0,1] and sorted. The masses m; ', i = 1,...,n9, and

mg-l), j=1,...,n1, are then drawn from the uniform distribution and normalized such

that 321 i mgo) = i<j<m m;l) = 1. Finally the transport cost is minimized for
¢(z,y) = |z — y|. The code used to produce this figure is available online at the Web
site of the OTARIE project, http://www.mccme.ru/~ansobol/otarie/software.html.

In the first experiment the value of € was set to 10710, the algorithm was run
10 times for each pair (ng,n1) with 1 < ng,n; < 100, and the computing times were
averaged. In the second experiment (ng,n1) was fixed at (10,10), and the average
computing time was similarly computed for different values of e. The averaged com-
puting times for the two experiments are plotted in Figure 4. Observe the manifest
linear dependence of computing time on ng + ny and loge.

Figure 5 is a concrete, if not entirely serious, illustration of optimal matching in
the case of distributions on the “color circle.”

Recall that in the HSL (hue, saturation, and lightness) color model, the color
space is represented in cylindrical coordinates. The polar angle corresponds to the
hue, or the degree to which a color can be described as similar to or different from
other colors (as opposed to difference in saturation or lightness between shades of the
same color).

We chose two famous paintings, one Russian and one French, whose highly dif-
ferent coloring is characteristic of the two painters, the Expressionist Filipp Maliavin
(1869-1940) and the Symbolist Pierre Puvis de Chavannes (1824-1898). An optimal
matching of the hue distributions according to the linear cost c(z,y) = |z — y|* was
used to substitute hues of the first painting with the corresponding hues of the second
one while preserving the original values of saturation and brightness. Despite the
drastic change in coloring, the optimality of matching ensures that warm and cold
colors retain their quality, and the overall change of aspect does not feel arbitrary or
artificial.

7. Related algorithmic work. Fast algorithms for the transportation problem
on the circle, with the Euclidean distance |z — y| as a cost, have been proposed in a
number of works. Karp and Li [13] consider an unbalanced matching, where the total
masses of the two histograms are not equal and elements of the smaller mass have to
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(a) Top: F. Maliavin, Whirlwind (1916).
(b) Right: P. Puvis de Chavanne, Jeunes filles au
bord de la mer (1879).

(¢) Puvis’ hues transported to Maliavin’s canvas.

Fi1a. 5. Optimal matching of the hue component of color.

be optimally matched to a subset of elements of the larger mass. A balanced optimal
matching problem was later considered independently by Werman et al. [20]; clearly,
the balanced problem can always be treated as a particular case of the unbalanced
one. In both of these works O(nlogn) algorithms are obtained for the case where all
points have unit mass.

Aggarwal et al. [1] present an algorithm improving Karp and Li’s results for an
unbalanced transportation problem on the circle with general integer weights and the
same cost function |z — y|. They also consider a general cost function c¢(z,y) that
satisfies the Monge condition and an additional condition of bitonicity: for each x,
the function c¢(z,y) is nonincreasing in y for y < yo(x) and nondecreasing in y for
y > yo(z). Note that this rules out the circular case. The second algorithm of [1]
is designed for bitonic Monge costs and runs in O(nlog M) time for an unbalanced
transportation problem with integer weights on the line, where M is the total weight
of the matched mass and n is the number of points in the larger histogram.

The algorithm proposed in the present article applies only to the balanced problem
for a Monge cost. However, it does not involve bitonicity and is therefore applicable
on the circle, where it achieves the same O(nlog M) time as the second algorithm
of [1] if all weights are integer multiples of 1/M. Although our theory is developed
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for the case of costs satisfying a strict inequality in the Monge condition, it can be
checked that the discrete algorithm works for the case ¢(x,y) = |x — y|, which can be
treated as a limit of [z — y|*, A > 1, as A — 1 [17].

Finally we note that results of [1] were extended in a different direction by
McCann [16], who provides, again in the balanced setting, a more versatile analogue
of their first algorithm valid for the case of a general cost of the concave type on
the open line. This case is opposite to Monge costs and requires completely different
tools. Indeed, for a strictly concave cost such as c(x,y) = /|z — y| the notion of
locally optimal transport plan on the universal cover does not make sense: concave
costs favor long-haul transport over local rearrangements, destroying local finiteness.

REFERENCES

[1] A. AGGARWAL, A. BAR-NOY, S. KHULLER, D. KRAVETS, AND B. SCHIEBER, Efficient minimum
cost matching using quadrangle inequality, in Proceedings of the 33rd Annual Symposium
on Foundations of Computer Science, Pittsburgh, PA, 1992, IEEE Press, Piscataway, NJ,
1992, pp. 583-592.

[2] L. AMBROSIO, N. GIGLI, AND G. SAVARE, Gradient Flows in Metric Spaces and in the Space
of Probability Measures, Birkhduser-Verlag, Basel, Switzerland, 2005.

[3] S. AUBRY AND P. Y. LE DAERON, The discrete Frenkel-Kontorova model and its extensions L.
Ezact results for the ground-states, Phys. D, 8 (1983), pp. 381-422.

[4] R. VENKATESH BABU, P. PEREZ, AND P. BOUTHEMY, Robust tracking with motion estimation
and local Kernel-based color modeling, Image and Vision Computing, 25 (2007), pp. 1205
1216.

[5] P. BERNARD AND B. BUFFONI, Optimal mass transportation and Mather theory, J. Eur. Math.
Soc., 9 (2007), pp. 85-121.

[6] M. BrRowN, R. SZELISKI, AND S. WINDER, Multi-image matching using multi-scale oriented
patches, in IEEE Computer Society Conference on Computer Vision and Pattern Recogni-
tion, 2005, IEEE Press, Piscataway, NJ, 2005, pp. 510-517.

[7] R. E. BURKARD, B. KLINZ, AND R. RUDOLF, Perspectives of Monge properties in optimization,
Discrete Appl. Math., 70 (1996), pp. 95-161.

[8] D. CORDERO-ERAUSQUIN, Sur le transport de mesures périodiques, C.R. Acad. Sci. Paris Sér. I
Math., 329 (1999), pp. 199-202.

9] A. Fatui, Weak KAM Theorem in Lagrangian Dynamics, Cambridge Stud. Adv. Math., Cam-
bridge University Press, Cambridge, UK, 2009.

[10] M. FELDMAN AND R. J. McCANN, Monge’s transport problem on a Riemannian manifold,
Trans. Amer. Math. Soc., 354 (2002), pp. 1667-1697.

[11] W. GANGBO AND R. J. McCANN, Shape recognition via Wasserstein distance, Quart. Appl.
Math., 58 (2000), pp. 705-738.

[12] W. GANGBO AND R. J. McCANN, The geometry of optimal transportation, Acta Math., 177
(1996), pp. 113-161.

[13] R. M. KaArp AND S. Y. R. L1, Two special cases of the assignment problem, Discrete Math.,
13 (1975), pp. 129-142.

[14] O. KNILL, Jirgen Moser, Selected Chapters in the Calculus of Variations, Birkhduser-Verlag,
Basel, Switzerland, 2003.

[15] D. G. Lowg, Distinctive image features from scale-invariant keypoints, Int. J. Computer Vi-
sion, 60 (2004), pp. 91-110.

[16] R. J. McCANN, Ezact solutions to the transportation problem on the line, R. Soc. Lond. Proc.
Ser. A Math. Phys. Eng. Sci., 455 (1999), pp. 1341-1380.

[17] J. RABIN, J. DELON, AND Y. GOUSSEAU, Transportation Distances on the Circle, manuscript,
2009, arXiv:0906.5499.

[18] Y. RUBNER, C. ToMmAsI, AND L. J. GUIBAS, The earth mover’s distance as a metric for image
retrieval, Int. J. Computer Vision, 40 (2000), pp. 99-121.

[19] C. VILLANI, Optimal Transport: Old and New, Grundlehren Math. Wiss. 338, Springer-Verlag,
New York, 2009.

[20] M. WERMAN, S. PELEG, R. MELTER, AND T. Y. KONG, Bipartite graph matching for points on
a line or a circle, J. Algorithms, 7 (1986), pp. 277-284.

[21] J. ZHANG, M. MARSZALEK, S. LAZEBNIK, AND C. SCHMID, Local features and kernels for classi-
fication of texture and object categories: A comprehensive study, Int. J. Computer Vision,
73 (2007), pp. 213-238.

Copyright © by STAM. Unauthorized reproduction of this article is prohibited.




<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /None
  /Binding /Left
  /CalGrayProfile (Dot Gain 20%)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (U.S. Web Coated \050SWOP\051 v2)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Error
  /CompatibilityLevel 1.4
  /CompressObjects /Tags
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJobTicket false
  /DefaultRenderingIntent /Default
  /DetectBlends true
  /DetectCurves 0.0000
  /ColorConversionStrategy /CMYK
  /DoThumbnails false
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams false
  /MaxSubsetPct 100
  /Optimize true
  /OPM 1
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo true
  /PreserveFlatness true
  /PreserveHalftoneInfo false
  /PreserveOPIComments true
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts true
  /TransferFunctionInfo /Apply
  /UCRandBGInfo /Preserve
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 300
  /ColorImageMinResolutionPolicy /OK
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 300
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.50000
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /ColorImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 300
  /GrayImageMinResolutionPolicy /OK
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 300
  /GrayImageDepth -1
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 1.50000
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /GrayImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 1200
  /MonoImageMinResolutionPolicy /OK
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 1200
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile ()
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /CreateJDFFile false
  /Description <<

    /BGR <>
    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000410064006f006200650020005000440046002065876863900275284e8e9ad88d2891cf76845370524d53705237300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef69069752865bc9ad854c18cea76845370524d5370523786557406300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /CZE <>
    /DAN <>
    /DEU <>
    /ESP <>
    /ETI <>
    /FRA <>
    /GRE <>

    /HRV (Za stvaranje Adobe PDF dokumenata najpogodnijih za visokokvalitetni ispis prije tiskanja koristite ove postavke.  Stvoreni PDF dokumenti mogu se otvoriti Acrobat i Adobe Reader 5.0 i kasnijim verzijama.)
    /HUN <>
    /ITA <>
    /JPN <FEFF9ad854c18cea306a30d730ea30d730ec30b951fa529b7528002000410064006f0062006500200050004400460020658766f8306e4f5c6210306b4f7f75283057307e305930023053306e8a2d5b9a30674f5c62103055308c305f0020005000440046002030d530a130a430eb306f3001004100630072006f0062006100740020304a30883073002000410064006f00620065002000520065006100640065007200200035002e003000204ee5964d3067958b304f30533068304c3067304d307e305930023053306e8a2d5b9a306b306f30d530a930f330c8306e57cb30818fbc307f304c5fc59808306730593002>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020ace0d488c9c80020c2dcd5d80020c778c1c4c5d00020ac00c7a50020c801d569d55c002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /LTH <>
    /LVI <>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken die zijn geoptimaliseerd voor prepress-afdrukken van hoge kwaliteit. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)
    /NOR <>
    /POL <>
    /PTB <>
    /RUM <>
    /RUS <>
    /SKY <>
    /SLV <>
    /SUO <>
    /SVE <>
    /TUR <>
    /UKR <>
    /ENU (Use these settings to create Adobe PDF documents best suited for high-quality prepress printing.  Created PDF documents can be opened with Acrobat and Adobe Reader 5.0 and later.)
  >>
  /Namespace [
    (Adobe)
    (Common)
    (1.0)
  ]
  /OtherNamespaces [
    <<
      /AsReaderSpreads false
      /CropImagesToFrames true
      /ErrorControl /WarnAndContinue
      /FlattenerIgnoreSpreadOverrides false
      /IncludeGuidesGrids false
      /IncludeNonPrinting false
      /IncludeSlug false
      /Namespace [
        (Adobe)
        (InDesign)
        (4.0)
      ]
      /OmitPlacedBitmaps false
      /OmitPlacedEPS false
      /OmitPlacedPDF false
      /SimulateOverprint /Legacy
    >>
    <<
      /AddBleedMarks false
      /AddColorBars false
      /AddCropMarks false
      /AddPageInfo false
      /AddRegMarks false
      /ConvertColors /ConvertToCMYK
      /DestinationProfileName ()
      /DestinationProfileSelector /DocumentCMYK
      /Downsample16BitImages true
      /FlattenerPreset <<
        /PresetSelector /MediumResolution
      >>
      /FormElements false
      /GenerateStructure false
      /IncludeBookmarks false
      /IncludeHyperlinks false
      /IncludeInteractive false
      /IncludeLayers false
      /IncludeProfiles false
      /MultimediaHandling /UseObjectSettings
      /Namespace [
        (Adobe)
        (CreativeSuite)
        (2.0)
      ]
      /PDFXOutputIntentProfileSelector /DocumentCMYK
      /PreserveEditing true
      /UntaggedCMYKHandling /LeaveUntagged
      /UntaggedRGBHandling /UseDocumentProfile
      /UseDocumentBleed false
    >>
  ]
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [612.000 792.000]
>> setpagedevice


